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Over- and Underapproximating Reach Sets for Perturbed
Delay Differential Equations

Bai Xue @, Qiuye Wang

Abstract—This article explores reach set computations for per-
turbed delay differential equations (DDEs). The perturbed DDEs of
interest in this article is a class of DDEs whose dynamics are sub-
ject to perturbations, and their solutions feature the local home-
omorphism property with respect to initial states. Membership in
this class of perturbed DDEs is determined by conducting sensi-
tivity analysis of solution mappings with respect to initial states
to impose a bound constraint on the time-lag term. The homeo-
morphism property of solutions to such class of perturbed DDEs
enables us to construct over- and underapproximations of reach
sets by performing reachability analysis on just the boundaries
of their permitted initial sets, thereby permitting an extension of
reach set computation methods for ordinary differential equations
to perturbed DDEs. Three examples demonstrate the performance
of our approach.

Index Terms—Boundary reachability methods, homeomorphism
property, perturbed delay differential equations (DDEs).

|. INTRODUCTION

Reachability analysis, which involves computing appropriate ap-
proximations of reachable state sets, plays a fundamental role in
computer-aided verification and analysis [13]. We have over the past
decades witnessed a rapidly growing interest in developing reachability
analysis techniques for dynamic systems modeled by ordinary differ-
ential equations (ODEs) or hybrid-state extensions thereof (e.g., [1],
[31-[5], [71, [12], [19], [20], and the references therein).

However, physical systems are often composed of networks of
interacting systems, time-delay phenomenon thereby exists ubiqui-
tously and is appearing unavoidably. Delays are often involved in
sensing or actuating by physical devices, in data forwarding to or
from the controller, etc. Therefore, when conducting safety verification
of such physical systems with time-delay phenomenon, DDEs are a
suitable tool for modeling dynamics of these systems. The problem
of performing reachability analysis for DDEs is surely challenging.
Growing attention is drawn to it recently [6], [10], [14], [23]. Most
of existing works, however, focused on overapproximating reach sets
for systems modeled by DDEs with finite or infinite time horizon, not
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touching on the underapproximation problem of reach sets for DDEs.
Recently, Xue et al. [21] inferred a class of perturbation-free DDEs
with solution mappings featuring the local homeomorphism property
with respect to initial states. For such DDEs, the set-boundary reacha-
bility analysis method for ODEs in [22] and [18] is extended to over-
and underapproximate reach sets. A straightforward extension of the
method in [21] is to deal with DDEs with time-constant perturbations.
Goubault ef al. [9] extended the method in [8] and the Taylor model
based reachability method for ODEs to the computation of outer-
and inner-approximations of reach sets for DDEs with time-constant
perturbations. This work goes further than [21] and [9], and studies the
over- and underapproximate reachability analysis problem for DDEs
subject to time-varying Lipschitz perturbations.

Like [21], a constraint on the time-lag term is inferred based on the
requirement that the sensitivity matrix is strictly diagonally dominant.
The resulting DDE with time-lag terms satisfying this constraint has
solutions featuring the local homeomorphism property. This constraint
presented in this article is uniform over all perturbations ranging
over a compact set. We topologically show that over- and underap-
proximations of certain reach sets can be computed by performing
reachability analysis on just the initial set’s boundary. A computed
overapproximation, which can be used to determine robust satisfiability
of safety properties regardless of the actual perturbation, is a set which
includes states reachable by all possible trajectories starting from legal
initial states. A computed underapproximation, which can be used to
determine robust violation of safety properties regardless of the actual
perturbation, is a set of states in which for any perturbation each state
is reachable by a trajectory initialized at some state in the initial set.
Three illustrative examples demonstrate our approach.

The structure of this article is as follows. We formulate perturbed
DDEs and the reachability problem of interest in Section II. In
Section III, we present our reachability analysis approach. Before
concluding this article in Section V, we evaluate our approach on three
examples in Section I'V.

Il. PRELIMINARIES

The following notations are used throughout this article: The space
of continuously differentiable functions on X is denoted by C!(X); A°,
A<, and OA represent the interior, complement, and boundary of the set
A, respectively; vectors in R™ are denoted by boldface letters; ||| de-
notes the 2-norm, i.e., ||z|| = />, 2%, where & = (z1,...,2,)";
the set of n x n matrices over the field R of real numbers is denoted
by R™*™.

In this article, we consider systems that can be modeled by DDEs of
the following form:

@(t) = f (2(t), z-(t),d(t)) ,t € [1, K7] (1

where  x(t) = (z1(t),22(t),..., 2, (¢))  : R - R", =z (t)=
(xr(t —7), 22t —7), .., xn(t—7)) T R—=R™, d(t)=(d1(t),...,
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d, (t))" : R — D with D being a compact set in R™ is often used to
incorporate model uncertainties and external disturbances, K > 2 is
a positive integer and f € C'(R™ x R™ x D). The initial condition
x(-) : [0, 7] = R™ for DDE (1) is governed by ODEs of the following
form:

z(t) =g (z(t),d(t)),t €10,7],2(0) € Zy

whered(t) : R — D, g € C*(R™ x D) and Z, C R™ is a compact set.
Denote the set of admissible perturbation inputs as

D= {d(-) : [0, K7] — D L — Lipschitz continuous} .
That is, there exists a uniform constant L. > 0 such that
d(s1) —d(s2)|| < Ll|si—sa|, Vsi,ss € [0,K7],Vd e D.

This assumption for perturbation inputs is relatively strong compared
to what typically appears in the literature such as measurable inputs.
However, the resulting set D is compact in the topology induced
by the uniform norm according to Arzela—Ascoli Theorem [15]. The
compactness property of the set Dis useful in proving the compactness
of reach sets of interest in this article, which can be found in Lemma 2.

Based on the above assumption, we denote the trajectory of sys-
tem (1) initialized at o € Zp and subject to a perturbation d € D
by ¢(+;xo,d) : [0,7'] = R™, where ¢(0; xo,d) = xo. Besides, we
assume that K7 < T". In the following, we define reach sets of the
initial set Z,, for ¢ € [0, K'7].

Definition 1: Given a perturbation d € D, the reach set Q(t; Zo, d)
attime ¢t € [0, K'7] is a set of states reached by trajectories starting from
Ty after time duration ¢, i.e.,

Q(t,zo,d) = {m GRn | El:Eo GZO,m = ¢(t,m0,d)}

The reach set Q4 (¢;Zp) attime ¢ € [0, K| is a set of states {a} visited
by all trajectories originating from Z, after time duration {, i.e.,

O (6To) = {a: €R"|3d e D,3zo € To,x = ¢(t;w0,d)}.

The reach set Q5 (t;Zy) at time ¢ € [0, K 7] is a set of states {} such
that for every state  in it and every perturbation input d € D, there
exists a corresponding initial state ¢ € Z, such that € = ¢(¢; o, d),
ie.,

Qs (t; 7o) = {ac eR™| Vdeﬁ,ﬂmo €Iy, = d)(t;:co,d)}.

|

The reach sets 2 (¢;Zo) and Q5(¢;Zg) are termed as the maximal
and minimal forward reach sets in [11], respectively. It is obvious
that Ql(t;I(]) = Udegﬂ(t;lo, d) and QQ(t;I()) = de/D\Q(t;IO’ d)
In this article, we focus on the computation of overapproximations
of the reach set Q1 (¢;Zy) and underapproximations of the reach set
Qz(t,Io) fort € [0, KT]

Definition 2: Givent € [0, K], an overapproximation of the reach
set Q1 (t;Zp) is a set O(t;Zy) satisfying Q4(¢;Zo) € O(t;Zp). An
underapproximation U (¢; Zy) of the reach set Q5 (¢; Z) is a subset of
Qg(t;ZO), i.e., U(t,Io) g Qg(t,Io)

From Definition 2, an overapproximation O(t;Zy) is an enclosure
such that ¢(¢; o, d) € O(t;Zy) for @y € Zp and d € D, where 0 <
t < K. A useful property of such overapproximations is to determine
robust satisfiability of safety properties. If system (1) is modeled by an
ODE, there are various existing methods for computing such overap-
proximations. For example, the authors in [2] and [1] proposed methods
to perform overapproximate reachability analysis for ODEs subject to

Lipschitz continuous and piecewise continuous perturbations, respec-
tively. In contrast, an underapproximation U (¢;Zo) is a set of states
{2} such that for & € U(t; Z,) and d € D there exists a corresponding
initial state xg € Zy satisfying @ = ¢(t; o, d). A useful property of
such underapproximations is to determine robust violation of safety
properties regardless of the actual perturbation.

Throughout this article, some additional assumptions are used.

Assumption 1: 1). The viable evolution domain for system (1) is
denoted by X', a compact subset of R™. 2). The initial set Z; is a subset
of X. Also, the set of states visited by all trajectories starting from the
initial set Z, within the time interval [0, K 7] is also included in X, i.e.,
Utelo, KT]Ql(t; Zo) C X. (One technique to guarantee this assumption
in our reachability computations will be demonstrated in Section IV.)

3). The infinity norms of matrices aggl;@’ of <§:‘cy’d> ,and 2f (gf’d) are

uniformly bounded for (z,y,d) € X x X x D, ie., HWHOC <
M) || evd < M, | 2EEvd) | < N, where M', M, and N
are positive real numbers. Since g € C! (X x D)and f € C1 (X x X x
D), M', M, and N exist.

Ill. REACH SETS COMPUTATION

This section presents the set-boundary reachability method to com-
pute overapproximations of the set €2; (¢; Zo ) and underapproximations
of the set 25 (¢; Zy) for a class of systems of the form (1). This class of
DDE:s exhibits solution mappings featuring the local homeomorphism
property with respect to initial states. We first derive a constraint on the
time-lag term 7 of DDE (1) such that the homeomorphism property is
guaranteed. Then, we topologically prove that the boundaries of sets
Q1(t;Zo) and Q2 (t; Zo) for such class of systems can be retrieved by
evolving the initial set’s boundary.

Theorem 1 presents the constraint on the time-lag term 7 such that
system (1) exhibits solutions featuring the homeomorphism property
with respect to initial states.

Theorem 1: 1f the time-lag term 7 of DDE (1) satisfies

e—-1 R-1 e—1 R—-1 @)
eM'R> M'R’ eR(M + Ne)” R(M + Ne)

Tgmin{

where R > 1 and € > 1, then the solution mapping ¢(¢; -, d) : Zg —
Q(t; Zo, d) to system (1) is a homeomorphism between spaces Z, and
Q(t; Ty, d) fort € [0, K] and d € D.

The derivation of constraint (2) is based on the requirement that the
sensitivity matrix is strictly diagonally dominant as in [21]. It is shown
in Appendix. Comparing to [21, Th. 1], constraint (2) on the time-lag
term 7 gets rid of the explicit dependency on the dimension n, thereby
avoiding possibly overly conservative requirement on 7 such that the
solution to system (1) exhibits the local homeomorphism property when
the dimension n of system (1) is too large. The underlying reason is
that the derivation of constraint (2) only involves operations of the
infinity norm of matrices. However, the derivation in [21] involves
manipulating 2-norm, infinity norm and max norm of matrices and
their interconvertibility, thereby introducing the dimension 7 into the
estimate.

If 7 satisfies (2), the solution mapping ¢(¢; -, d) : Zy — Q(t; Zo, d)
to system (1), where ¢ € [0, K7] and d € D, maps the boundary and
interior of the initial set Zy onto the boundary and interior of the set
Q(t; Zo, d), respectively.
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A. Topological Analysis

In this section, we show that both reach sets Q; (¢; Zo) and Q4 (¢; Zy)
can be retrieved by performing reachability analysis on the initial set’s
boundary for system (1) with 7 satisfying condition (2) in Theorem 1.
We firstly show that the solution ¢ (¢; ¢, d) is continuous over &y € Zy
andd € D.

Lemma 1: If limy_,, dy(s) = d(s) point-wise over s € [0, K 7]
and limy_,o Tw,0 = g, where dj € D and Ti,0 € Lo, then
limg_,o @(t; @k 0, di) = @(t; o, d) pointwise over ¢ € [0, K7].

Proof: As pointwise limits of L-Lipschitz continuous functions are
L-Lipschitz continuous according to [17, Prop. 1.2.4], d € D holds.
Also, g € 1.

We first prove this statement: Let (hy), be a sequence of func-
tions with ||hy|| < B, where hy, : [0, K7] x X — R™ is continuous
over t € [0, K7] and uniformly L'-Lipschitz continuous over & €
X for t € [0, K7]. If limy_, hy = h pointwise, x(-) : [0, K7] —
X and xx(-) : [0, KT] — X are respectively solutions to &(s) =
h(s,z(s)) and @ (s) = hi(s,zr(s)), and () = limy_o xx(9),
then limy,_,, @ (t) = @(t) pointwise on [§, K| with 6 > 0.

Since x(t) and x(t) satisfy a(t) = x(5) + [; h(s,z(s))ds
and x(t) = z4(6) + [i hi(s,2(s))ds, and [|hy(s,z) —
hi(s,y)|| < L'|le — y| for z,y € X and s € [0, K7], we have
that [lz(t) — @@ < |l2(0) — 2@ + [ Ih(s,2(s) —
hi(s,@(s))l[ds + [ Ihi(s,@(s)) — hi(s,@x(s))llds < |2(5) —
zi ()| + [y Ih(s,2(s) — hi(s,z(s)lds + [; L'll@(s) +
@i (s)|ds. Since ||z(6) + ®x(0)| + [;[|h(s,2(s)) — hi(s, @
(s))||ds is nondecreasing with respect to ¢, Gronwall’s in-
equality implies ||z(t) — @p(t)|| < eX*L|a(8) — xp ()] +
VIS [H|h(s,2(s)) + hi(s,2(s))||ds. Since ||hy|| < B over
[0, KT] x X and limy_ .o, [|R(s,2(s)) — hi(s,z(s))|| =0 for s €
[0, K], limy_,o g (t) = x(t) point-wise on [0, K 7] by dominated
convergence and () = limy,_,., 1 (0).

We now prove the lemma by induction on [0,i7], where 0 <
i< K. Since g € C'(X x D) and Assumption 1 implying that
(5 @p0,dy) : [0, KT] = X and ¢(+; o, d) : [0, KT] — X, we ob-
tain limy_, @(¢; T0, di) = G(t; o, d) for t € [0,7] by setting
h(s,xz) := g(x,d(s)) and hy(s,x) := g(x, di(s)).

Let limy o ¢(t; k0, dr) = ¢(t; 0, d) pointwise for ¢ € [0, i7],
where 0<¢< K —1, and limy_,. ko = T9, We next show
limg_,o @(t; @k 0, di) = @(t; o, d) pointwise for t € [0, (i + 1)7].

We have that limy . hi(s,) = h(s,x) pointwise over
s€l0,(i+1)7], where h(s,z)= f(x, ¢(s—T;x0,d),d(s))
and  hy(s,x) = f(x,d(s — T;xk0,dr),dr(s)). Also, since
f € CHX x X x D), we have that h, and h satisfy the assumptions
in the above statement. Let

z(s) = h(s,z(s)),z(it) = ¢ (iT; 20, d)
xi(s) = hy, (s, 2(s)) , 2 (iT) = @ (iT; Th 0, dr) - (3)

Since limy_, @k (i7) = x(i7), we have limy o @(t; 0k, dy) =

¢(t;xo,d)  pointwise over t € [ir,(i+1)7] and  thus
limg o (6 @0 1, di) = P(t; 0, d) pointwise over te
[0, (i + 1)7]. [ |

Based on Lemma 1, we next show the compactness of reach sets
Ql (t, Io) and QQ (t, Io), where t € [O, KT}

Lemma 2: 1f Z is compact, both reach sets 2, (¢; Zo) and Q4 (¢; Zo)
are compact for ¢ € [0, K'7].

Proof: Since Ty x D is bounded, and f € C*(X x X x D) and
g € CH(X x D), we have Q;(t;Zy) is bounded. Next we prove that
Q4 (t;Zy) is closed. Let (a;);2, be asequence with ; € 4 (t;Zy) and

lim;_,, @; = y. Then there exists a sequence (& ;, d;);>, withx ; €
Toand d; € D such that x; = ¢(t;xo,:,d;). Since (x;,d;) € Zp X
ﬁ, according to Arzela-Ascoli Theorem [15], we have that there exists
auniformly convergent sub-sequence (2o ;, , d;, ) ey in (o, d;)72 .
Let &g = limy,_,o o ;,, and do(s) = limy_. d;, (s) pointwise over
s € [0,¢t]. Obviously, &y € Zy. According to [17, Prop. 1.2.4], dy €
D holds. Thus, from Lemma 1, y = limy ¢(t; 20,4, di), ) =
@(t; o, do). Since Ty € Ty and do € D, y € O (t;Z) and thus
Q1(t;Zp) is closed.

In the following, we prove that Q5(¢;Zy) is compact. Since
Q2 (t;Zy) C Q4 (t;Zo) and Q4 (¢; Zo ) is compact, Q5 (¢; Zp) is bounded.
Therefore, we just show that Q5 (¢; Zo) is closed.

Assume that there exists a sequence (x;);2, with @; € Qa(t;Zo)
and lim; ., &; = y ¢ Qa(t; Zy). Without loss of generality, suppose
that y cannot be visited at time ¢ > 0 by any trajectory to system (1)
subject to the perturbation d; € D starting from the initial set Z, at
time 0.

Since @; € Q2(t;Zy), there exists a corresponding se-
quence (x;0);2, such that x; = ¢(t;x,0,dy1). Also, lim;
¢(t;x;,0,d1) = y. Since Zy is compact, there exists a convergent
subsequence (x;, 0)5, in (2;,0)72,. Let ¢y = limy_ x;, o. Obvi-
ously, zg € Zy. According to Lemma 1, we obtain y = ¢(¢; @, dy),
contradicting the assumption that y is not visited at time ¢ > 0 by any
trajectory of system (1) subject to the perturbation d; € D starting
from the initial set Zy at time 0. Thus, y € Q2(t;Zy), implying
Q(t;Zy) is closed. Therefore, Q5 (t; Zo) is compact. |

Lastly, we present the core findings of this article, which are sepa-
rately stated in Theorems 2 and 3. Theorem 2 shows that any trajectory
starting from the boundary of the initial set Z, does not enter the interior
of the reach set Q2(t; Zy) for ¢ € [0, K'7]. Theorem 3 formulates that
each state in the boundary of the reach set 2, (¢;Zg) (or, Q2(¢;Zp))
can be visited at time ¢ € [0, K 7| by a trajectory originating from the
boundary of the initial set Z.

Theorem 2: Suppose that ¢(t; -, d) : Zg — Q(t; Zo, d) is a home-
omorphism between spaces Zo and Q(t;Zo,d) for d € D and t €
[0, K'7]. If Zy is compact and &g € 07y, ¢(t; @0, d) ¢ Qa(t;Zy)° for
deD.

Proof: Assume there exists d; € D such that o(t; o, dy) €
Q5(t;Zo)°. Then there exists § >0 such that {x € R" ||z —
@(t; o, dr)|| <6} C Qa(t;Zo).

Since ¢(t; -, dy) : Ty — Q(t; Zo, dy) is a homeomorphism between
spaces Zo and (t;Zo,d;), we have ¢(t; o, dy) € 00(t; Zo, dy).
Also, since Q9(t;Zy) C Q(t;Zp,dy), we obtain {x € R™ |
|p(t; 2o, di) — || < 6} C Qt;Zo,dy), implying @(t;x0,d1) €
Q(t; Zo, d1)°, contradicting ¢(t; o, d1) € 9Q(t;Zy, dy). Therefore,
Theorem 2 holds. u

Theorem 3: Suppose that Z, is compact and ¢(¢;-,d) : Zo —
Q(t; Zo, d) is a homeomorphism between spaces Zy and Q2(¢; Zg, d)
fort € [0, K7]and d € D. 1). If & € 9Q (; Ty), there exist x, € T,
and d € D such that = = ¢(t; o, d). Moreover, xo € JZ, holds.
2). If @ € O, (t; Ty), there exist o € 0T and d € D such that
T = ¢(t; 0, d).

Proof: 1) From Lemma 2, Q(¢; Zy) is compact. Thus, there exist
xo € To and d € D such that & = ¢(t; xo, d).

Assumethatx € 9Q (t;Zy) is visited attime ¢t > 0 by a trajectory to
system (1) subject to the perturbation d € D ori ginating from xg € Z,
ie.,z = ¢(t; o, d).

Since ¢(t;-,d) : Ty — Q(t; Zo, d) is a homeomorphism between
spaces Zy and Q(t;Zg,d), we have x € Q(t;Zy,d)°. Also, since
Q(t;Zo,d) C Qi (t;Zp). ¢ € Q4 (¢; Zo)° holds, which contradicts « €
0 (t; Z). Therefore, &y € 9Zy.
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2) According to Lemma 2, Q5 (t; Zy) is compact. Thus, for any d €
D, there exists g € T, such that & = ¢(t; &, d).

Assume that @ € 7 for d € D. Obviously, x € € (t;Zo)°
since x € Q(¢;Zy,d)° and Q(t;Zo,d) € Qi(t;Zo). We denote
the reverse map of @(t;-,d): Ty — Q(t;Zo,d) by ¢ 1(¢;-,d) :
Q(t;To,d) — To. Therefore, ¢ '(t;x,d) € I for deD.
It is obvious that infdegdist(gb’l(t; x,d),0Zy) >0, where
dist(¢p 1 (t;x, d), 0Ly) = infocor, | (t; @, d) — 2]|.

Next, we show that ¢ !(t;x,d) is continuous over d &€ D
and @ € Q4(t;Zy). Let limy o di(s) = d(s) pointwise for s €
[0,¢] and limy_,» @ = @ with dj, € D and xy € U (t;Zo), o =
¢ (t;x,d) and o = ¢ L (t;xp, dy), e, T = @P(t; 2, d) and
= ¢(t; @0k, di). We have that zg € Zy and @ i € Zy. We first
prove that the sequence (g )5, converges. If (g ;)5 diverges,
there exist two convergent subsequences (& ,1)52; and (2, ,2)5,
such that l l

lim x, ;1 # lim x ;2. “4)
1—00 7 1—00 K]

Let lim;,®g, =a and  lim; . xj,2 =b,  Obviously,
acly and % & 7y,. However, Lemma ' 1 implies x =

lim; o @(t; 20 41, dy1) = ¢(t;a,d) = ¢(t;b,d) and thus a = b,
contradicting (43. fhus, the sequence (wg )5, converges,
and further Lemma 1 implies @ =limy o @(t; @0k, dr) =
(ﬁ(t; hmkﬁm Lo,k hmkéw dk) = ¢(t; limkﬁoo Lo,k d), im-
plying @o =limy @0 and thus limg o @ (4 @k, di) =
¢ 1(t;x,d). We show below that there exists d’ € D such that
dist(¢~'(t;z, d),010) = inf |_5dist(¢~'(t; a,d),0Ly). Since
D is compact, dist(-,0Z,):R" =R is
¢ (t;x,d) is continuous over d € D, there exists d' € D such

continuous  and

that dist(¢p '(t;x,d),0L) = infdegdist(¢*1(t; xz,d),01).
The assumption that ¢ '(t;@,d) €I for decD implies
¢ '(t;x,d) €5 and thus there exists €; >0 such that

dist(¢p 1 (t;x,d),0Zy) > €. Thus, dist(¢p 1 (t;x, d),0L0) > &
ford € D.

Therefore, for every d & ﬁ, there exists dg > 0 such that
¢ (t;y,d) €T, for ye B(x;64) and d e B(d;d4), where
B(wida) = {y € R" | |ly— 2| < s} and B(d;dy) = {d €D
ld(s) — d(s)|| < 84 for s € [0,t]}. Since D is compact with respect
to uniform norm, there exists a finite sequence (J4,)N ; such that
D CUN, B(d;;84,) and ¢~ (t;y,d) € T, for y € B(w;d4,) and
de B(d;;d4,).Denoting § := min; <;<n{dq, }, we immediately have
that ¢ ' (t;y,d) € Iy for y € B(x;6) and d € D. Consequently,
B(x;9) C Q4(t,Zy), which contradicts © € 0Q(t,Z). Therefore,
we have that if ¢ € 0Q2(t; Zy), there exist &g € 0Zp and d € D such
that x = ¢(t; xo, d). [ ]

From Theorem 3, we conclude that the boundaries of both reach sets
Q1(t; Zo) and Q2 (t; Zo ) are included in the reach set Q4 (¢; 0Zy) of the
initial set’s boundary, i.e., Q2 (t; Zo) C Q4 (¢; 0Zp) and 92 (t; Zy) C
Q1(t; 0Zy). According to [22, Lemma 1], Lemma 2, and Theorem 3,
an overapproximation of €4 (¢; Zy) can be constructed by a set of the
polytopic form, which includes Q1 (¢; 9Zy ). Analogous to the algorithm
in [22], an underapproximation of 25 (¢; Zy) could be constructed by
a set of the polytopic form, which excludes Q(¢; 0Zy). The latter
statement is justified by Lemma 3 below along with Lemma 2 and
Theorem 3. Moreover, we observe from Theorem 2 that the means of
excluding Q1 (¢; 0Zy) to estimate an underapproximation of Q(¢; Zy)
does not induce extra conservativeness since no trajectory starting
from OZ, at time O enters the interior of the reach set Qs (¢;Z) for
te[0,KT].

Lemma 3: Assume that O C R™ is a compact set and P C R” is
a compact convex polytope. If the boundary of O is a subset of the
enclosure of the complement of P, and the intersection of the interior
of O and the interior of P is not empty, then P is an underapproximation
of 0.

Lemma 3 is a variant of [22, Lemma 2], in which O is required to
be a simply connected compact set. However, Lemma 3 still can be
assured by following the proof of [22, Lemma 2]. Due to the space
limitation, we omit its proof herein.

B. Reach Sets Computation

In this section, we give a brief introduction on the set-boundary
reachability method for overapproximating the set €4 (¢;Zy) and un-
derapproximating the set 5 (¢;Zy) for system (1) with 7 satisfying
condition (2) in Theorem 1, although one observes that this is a direct
extension of the method in [21]. Note that the set-boundary reachability
method just guides existing reachability methods to perform compu-
tations on the initial set’s boundary. It helps to reduce computational
burden through reduction of volume of the initial set when performing
reachability analysis, especially for cases with large initial sets and/or
large time horizons. Demonstrating its benefits is not the focus of this
article since they were fully demonstrated in our previous works [18],
[21].

Assume that the initial set’s boundary is represented as an union of [
subsets, i.e., 0Ty = Ut_,Z ;. For t € [0, 7], system (1) is governed by
ODE #(t) = g(=(t), d(t)). Therefore, we can apply reach set compu-
tation methods such as [2] to the computation of an overapproximation
O(t; 9Zy) of the reach set of the initial set’s boundary 9Z for t € [0, 7],
where O(t; 0Z) = Ul_,0(t; Iy ;) N X. According to Theorem 3, the
boundaries of reach sets Q(¢;Zy) and Q4(¢;Zp) can be visited by
trajectories of system (1) originating from the initial set’s boundary,
ie., 094 (t;Zo) C O(t; 0Zp) and 00 (t; Zy) C O(t; 0Zp). According
to [22, Lemma 1] and Lemma 3, an overapproximation of the reach set
Q1(t; Zp) and underapproximation of the reach set Q5 (t; Zy) could be
constructed by including and excluding the computed set O(t; 9Zy) of
the reach set of the initial set’s boundary respectively. Based on above
computations for the initial trajectory segment up to time 7, the follow-
ing steps are used to compute an over- and underapproximation of the
reach sets 4 (¢; Zo) and Q2 (¢; Zo ), respectively for t € [k, (k + 1)7],
k=1,...,K -1

1) We compute an overapproximation O(¢; 9Zy) of the reach set of the
initial set’s boundary at time ¢. This can be done in the following
way: We compute an overapproximation O(¢;Zy ;) of the reach
set Q4 (t;Zp,;) for system (1) with the initial set O(k7;Zy ),
i=1,...,0. This overapproximation can be computed by ap-
plying existing reachability analysis methods for ODEs subject
to time-varying perturbation inputs &, € O(t — 7;Zy ;) N X and
d € D. Therefore, O(t; 0L,) = U™, 0(t;Zp ;) N X is an over-
approximation of the reach set of the initial set’s boundary, i.e.,
Q1(t;0Zy) C O(t; 9Zp). According to Theorem 3, the boundaries
of reach sets 4 (¢; Zo) and 5 (¢; Zo) can be visited by trajectories
of system (1) originating from the initial set’s boundary. Conse-
quently, 9 (t; Zo) C O(t; 0Zy) and 905 (t;Zo) C O(t; 0Zp).
The following two steps compute an overapproximation of the
reach set 0 (t;Zp) and an underapproximation of the reach set
Q5 (t; Zo) by including and excluding the obtained overapproxi-
mation O(¢; 9Zy), respectively.

2) We compute a compact polytope Oy, such that it covers the
computed overapproximation O(¢; 0Zy). The set Oy ; is an over-
approximation of the reach set ;(¢;9Zy) according to [22,
Lemma 1].
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Fig. 1. Reach sets for Example 1. Left: Red, purple, green,
and yellow curves denote the boundary of Uicjo,10.0/0(¢;Z0,1),

Ute[0,10.01O0 (¢t Zo,2), UtE[O,lO.OI]O(t§IO,3)7 and Utelllo,lo.o]o(tJoA), re-
spectively. Right: Red, purple, green, and yellow curves denote
60(10;10’1), 80(10;10’2), 80(10;1-0’3), and 80(10;1074), respec-
tively. Blue and black curves denote 9O(10;Zp) and OU(10;Zo),
respectively.

3) We compute a compact polytope U}, ; satisfying these two con-
ditions. a) The computed overapproximation O(t; 0Zy) is a sub-
set of the enclosure of its complement. Based on linear pro-
grams as in [22], such Uy, can be computed by shrinking the
overapproximation Oy, ; obtained in step 2) such that the enclo-
sure of its complement includes the overapproximation O(t; 9Zy).
b) Its interior intersects the interior of reach set Q2(¢;Zy, d) for
d € D. For such sake, we first extract xo € Z;, then compute
an overapproximation O(t;x¢) of the reach set (¢;xo) of
the state @ at time ¢. Finally, we verify whether O(¢; ) is
included in Uy, ,. If O(t;a0) is a subset of the interior of the
set Uy ;, we obtain that Uy , N Q(t;Zo, d)° # () for d € D and
consequently Uy, , C Q(t; Iy, d) ford € ﬁaccording to Lemma 3.
Thus, Uy, ¢+ C ﬂdegﬂ(t;l}), d) = Q5(t;Zy) and consequently Uy, ;
is an underapproximation of the reach set Q5 (¢; Z).

IV. EXAMPLES AND DISCUSSIONS

In this section, we evaluate our set-boundary reachability analysis
method on three examples of two two-dimensional systems and one
seven-dimensional system. All computations were carried out on an
i7-7500 U 2.70 GHz CPU with 32 GB RAM running Windows 10.

Example 1: Consider a simple two-dimensional system of the
form (1), where g(x, d) = (¢1(z, d), g2(x, d))T = (=0.1y + dz,
—0.01z 4+ 0.02y)", f(z, z,,d) = (f1(z, ., d), fo(z, z,,d))" =
(=0.1y + dz, —0.01z, + 0.02y)",D = [-0.01, 0.01], X = [-100,
100] x [—100, 100] and Zo = [0.1, 0.3] x [0.1,0.3] with 0Z, =
U?:ll—o,i’ WhereI(),l = [01, 01] X [01, 0.3},:[0’2 = [03, 03] X [01,
0.3], Zp,3 = [0.1, 0.3] x [0.1, 0.1] and Zy 4 = [0.1, 0.3] x [0.3, 0.3].

In this example, M’ =0.11, M =0.11, N =0.01, R =2, and
€ = 4. Actually, the presence of X is not necessary since M' = 0.11,
M =0.11, N =0.01, R = 2, and € = 2 hold true over & € R™ and
x, € R™. Through simple calculations, 7 < 2.50 satisfies Theorem 1.
Note that if we use the condition in [21] to estimate 7, via sim-
ple calculations with || 695;;"1) |lmax = 0.1, HWHmax =0.1,
|28 zerd)) | =0.01, R =2, and e = 2, we have 7 < 0.66.

Let7=1and K = 10, we perform reachability analysis for this
example. The computed overapproximation Uyc(o,10.0] O (t; 0Zo) of the
reach set of the initial set’s boundary is illustrated in Fig. 1, which also
shows the computed over- and underapproximations at time ¢ = 10 as
well as the corresponding overapproximation of the reach set of the
initial set’s boundary. The computation time is 15.53 s.

Based on this example, we motivate our study of over- and under-
approximations of interest in this article. Suppose the dynamics of a

Fig. 2. Reach sets of the set 97, for Example 2. Red, purple, green,
and yellow regions denote Uc(o,5.0/0(¢Z0,1)s Use[o,5.010(t5Z0,2)s
Utelo,5.0]0(t; Zo,3), and Uye(o,5.01O(t; Zo,4), respectively.

physical system are captured by this perturbed DDE. Unfortunately,
this perturbation input is not known exactly. We wish to verify whether
the physical system does not enter a set of unsafe states X, at time
t =10.If X, = [0.15,0.2] x [0.3, 0.35], we conclude that the physical
system starting from the initial set Z, is robustly safe since the computed
overapproximation O(10;Z,) does not intersect X, which can be
observed from Fig. 1. In contrast, if X,, = [0,0.05] x [0.25,0.3], we
observe from Fig. 1 that the computed underapproximation intersects
X, . This indicates that the physical system starting from the initial set
Ty will touch &, at time ¢ = 10 regardless of the actual perturbation
and consequently it is robustly unsafe.

Example 2: Consider a system, which is adapted from [21],
of the form (1), where g(z,d)= (g1(x,d),g2(x,d))" =
(y,—0.2x 4+ 2.0y — 0.22%y + d)7,  f(z,z.,d) = (fi(z,z,,d),
fo(z,z,,d))" = (y,—0.22, + 2.0y — 0.22%y +d)", D = [-0.01,
0.01], X =1[0.5,5] x [-1.5,3.5], Zo =[0.9,1.1] x [0.9,1.1]
with  0Zy = U} Zo;, where Iy, =[0.9,0.9] x [0.9,1.1],
Zoo =[1.1,1.1] x [0.9,1.1], Zp 3 =1[0.9,1.1] x [0.9,0.9], and
T =[0.9,1.1] x [1.1,1.1].

In this example, M’ = 12.0, M = 12.0,N = 0.2, R=2,and ¢ =
2. Through simple calculations, 7 = 0.02 satisfies Theorem 1. K
is assigned to 250 and thus the entire time interval is [0, 5.0]. If
using the condition in [21] to estimate 7 with ||WHmax =72,
|2eendy =7, 22D =02, R=2ande =2 we
have 7 < 0.008.

We  observe that the computed  overapproximation
Utelo,5.0)0(t; 0Zo) is included in X as illustrated in Fig. 2. Unlike
that in step 1) in Section III-B, Uyc[o,5.0)0(t; 0Zp) illustrated in
Fig. 2 is equal to U}_; Use(0,5.0 O(t; Zo,;) and is computed without
the assumption that this system starting from Z; evolves in the
viable domain X within the time interval [0, 5.0]. According to [18,
Lemma 1], Uzejo,5.0)21 (¢ Zp) C X in Assumption 1 is guaranteed.

An illustration of the computed over- and underapproximations at
time ¢t = 0.8,1.0,1.2,1.4 is demonstrated in Fig. 3, which also shows
the corresponding overapproximation of the reach set of the initial set’s
boundary. From Fig. 3, we observe that the computed underapproxima-
tion tends to be empty with the time horizon expanding. This contrasts
with the wrapping effect in overapproximating the reach set. The
computed underapproximation at time ¢ = 1.4 becomes small as shown
in Fig. 3. We did not yield an underapproximation at time ¢ = 5.0,
thereby only an overapproximation at time ¢ = 5.0 is showcased in
Fig. 3. The computation time for this reachability analysis is 320.56 s.
Partitioning the initial set‘s boundary into small subsets and performing
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Fig. 3. Left (reach sets for Example 2 when ¢ =0.8,1.0,1.2,1.4):
Red, purple, green, and yellow curves denote 00(t;Zp,1), 00(t;Zo,2),
00(t;1o,3), and 0O(t;Io,4), respectively. Blue curve denotes
00(t;Ip). Black curve denotes AU (t;Zp). Right (reach sets of the
initial set’s boundary for Example 2 at time ¢ = 5.0): Red, purple,
green, and blue curves denote 0O (t; Zo,1), 00(t; Zo,2), 0(t;Zo,3), and
00(t;Zo,4), respectively. Blue curve denotes 00(t; Zp).

reachability analysis on each subset independently would help reduce
the wrapping effect in overapproximating the reach set of the initial
set’s boundary, thereby having the possibility to construct a nonempty
underapproximation of the set 25(5.0;Zy) as well as a more accurate
overapproximation of the set 24 (5.0; Z).

Example 3: Consider a seven-dimensional
from [21], where g(z, d) =0, f(z, z,, d) =
2.51’5 - 1.5{E2, 06187 - 0.8%’3%2, d— 1.3ZE4ZC3,
x5, 0.3v1 —3.1x6, 1.8w6 — 1.5x7ws)", Zo = [1.1, 1.3] x [0.95,
1.15] x [1.4, 1.6] x [2.3, 2.5] x [0.9, 1.1] x [0.0, 0.2] x [0.35,
0.55], X =10.5, 1.5] x [0.5, 1.5] x [1.0, 2.0] x [2.0, 3.0] x [0.5,
1.5] x [0.0, 0.5] x [0.0, 1.0], and D = [1.9, 2.1].

Via simple calculations, we obtain M’ =0, M = 6.5, N = 0.9,
R =2, and e =2 and thus 7 < 0.03 satisfies the requirement in
Theorem 1. Also, 7 and K are assigned to 0.02 and 5, respectively, and
thus the entire time interval is [0,0.1]. If using the condition in [21] with
I Bg(w L llmax =0, || af(z mﬁd) llmax = 3.9, | Bf(m mﬁd) [[max = 0.9,
R— 2, and € = 2,wehave‘r < 8.95 x 1074,

We use the same technique as in Example 2 to verify the assumption
that Ugepo,0.1)€21(t; Zo) C X. The computed overapproximation of
Q1(0.1; Zy) is O(0.1; Zp) = [1.1556, 1.3955] x [1.0016, 1.2165] x
[1.3106, 1.5286] x [2.0898, 2.3308] x [0.7957, 0.9946] x [0.02403,
0.1847] x [0.3017, 0.5164], and the computed underapproximation of
Q5(0.1; Zy) is U(0.1; Zp) = [1.2242, 1.3268] x [1.0703, 1.1478] x
[1.3792, 1.4600] x [2.1585, 2.2621] x [0.8644, 0.9259] x [0.0927,
0.1161] x [0.3704, 0.4478].

For this system having variables @ of seven dimension, we compute
an interval overapproximation O(0.1;Z;) and underapproximation
U(0.1; Zy), respectively. As opposed to polytopic representations, the
interval representation may be simpler and more conservative, but
the overall computation time consumed is admissible, which is just
130.21 s.

Based on Examples 1-3, we found that condition (2) indeed helps
to achieve a reasonable improvement on the bound of the term 7
over the condition in [21], by comparing the bounds obtained by
condition (2) and the condition in [21]. We should point out here
that the constraints 7 < 0.66, 7 < 0.008, and 7 < 8.95 x 10~* for
Examples 1-3, respectively, are obtained based on the condition in
the revised version of [21], which can be downloaded from http:
/l1cs.ios.ac.cn/\,xuebai/Publications.html. The underlying reason for
this improvement is that the derivation of condition (2) only involves
operations of the infinity norm of matrices, as reflected in the proofs
of Lemmas 5 and 6. However, the derivation in [21] involves manip-
ulating 2-norm, infinity norm, and max norm of matrices and their

system adapted
(14$3 — 0.9LE177—,
0.7.%'1 - 101’4

nonequivalent interconvertibility, thereby introducing conservative-
ness. Please refer to [21, Lemmas 2 and 3] for details. Furthermore,
some potential reasons, why the upper bound obtained from condition
(2) is still small for certain cases, are presented here. 1) The exact upper
bound is not known and thus the conservativeness of condition (2)
cannot be evaluated. 2) The way to estimate the time-lag term such that
the sensitivity matrices are strictly diagonally dominant is not the best.
Actually, it is enough to estimate it such that the sensitivity matrices
are invertible, as reflected in Corollary 1. However, how to derive such
a bound, which results in invertible sensitivity matrices which are not
necessarily strictly diagonally dominant, is still unclear.

V. CONCLUSION

In this article, we extended the set-boundary reachability analysis
method for perturbation-free ODEs to a class of DDEs subject to time-
varying Lipschitz continuous perturbations. Three illustrative examples
were employed to demonstrate the performance of our method.

APPENDIX

In Appendix, we show the derivation of Theorem 1. Its derivation
is based on the requirement that the sensitivity matrices are strictly
diagonally dominant.

A. Sensitivity Matrices

In this section, we introduce sensitivity matrices and associated
sensitivity equations.

When t € [0,7], system (1) is governed by ODE &(t) =
g(x(t), d(t)) with d(-) € D, its flow mapping ¢(t; o, d) as a function
of xq is differentiable y\vith respect to the initial state q. Given a
perturbation input d € D, the sensitivity matrix of solutions at time

t € [0,7] with respect to initial conditions is sg () = %ﬁ?’d),
which is the solution to ODE
=D 2.,(0) =
- S:co, S:z:o (O) =1I (5)

where s2 o (1) € R™*™, D is the Jacobian matrix of vector field g along
the trajectory ¢(t; o, d), i.e., Dg
is the identity matrix.

Assume that the solution mapping @(t; xo,d) of system (1) for
t € [(k— 1), kt]and o € Z, could be equivalently reformulated as a
continuously differentiable function 1 (¢; x((k — 1)7), (kK — 1)7)
of the state variable z((k — 1)7) € Q((k — 1)7;Zy, d) and the time
variable ¢t € [(k — 1)7, k7], where k € {1,..., K — 1} and «((k —
1)71) = ¢((k — 1)1;20,d). Also, assume the determinant of the Ja-
cobian matrix of the mapping v,_1(¢; 2((k — 1)7), (k — 1)7) with
respect to state x((k —1)7) € Q((k — 1)7;Zy,d) is not zero for
t € [(k — 1)7, k7]. Then, we deduce what follows.

Lemma 4: Given the above assumptions and a perturbation input
deD, sg(kf)(t) = 92t for system (1) exists and satisfies the

oz (kﬂ—)
following equation:

O
= 52 |o=d(tiwo,d)» and I € R™*"

8.f (:B(t), LTr (t)7 d(t)) d

of (z(t),z,(t),d(t)) 0z-(t)
* 9w, (1) Da (k) ©)

dsd (1)
where ég(kT) = —=Gr—, telkr, (k+ 7],

R™", and x(k7) € Q(kT;Z,d).
The proof of Lemma 4 is analogous to [21, Lemma 1].

Si(kT)(k)T) =1I¢
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Corollary 1: For d € D and t € [kr, (k+ 1)7], if the determi-
nant of si(kT)(t) with respect to x(k7) € Q(k7;Zy,d) at time kT
is not zero, where k € {0,1,..., K — 1}, then () = ¢(t; zo,d) is
uniquely determined by @ (k7).

B. Bounding Time-Lag Terms

In this section, we derive condition (2) on 7 in system (1), which
renders the sensitivity matrices introduced in Section VI-A strictly di-
agonally dominant. We begin with the time interval [0, 7]. In the rest, we
denote |A;;| — E#i [A;;| by A;(A),1 <i<n,where A € R"*" is
amatrix and A;; is the entry in the ith row and jth column of A.

Lemma 5: There exist: R>1 and €>1 such that if
T <min{ 575, 9575}, the sensitivity matrix s (t) in (5)
strictly  diagonally ~dominant. Moreover, |[s% (t)|l« <R and
maxi<i<p m <efortel0,7],de D and x, € Ty, where

Sz
M’ is defined in Assumption 1.

Proof: Equation (5) tells that the diagonal element in the ith row

of ¢ (t) for ¢ € [0, 7] equals 1+ ft %&’d(s)) gz;’:(i) ds, and the
t 9gi(x(s),d(s)) O=(s)
element in the ith row and jth column equals f %W 9ag_; 45
where  je{l,...,n}\{i}.  Therefore, [sd, (D) <1+
c’)g(z d) 1 dg(=x,d) Si
all [ Hamo\loo— + 71555 | - 52, ()ll].  Since
HWMOO < M’ fort € [0,7] and d € D, we have
sy (D)l < 1+ 7M[ls5, ()]
implying  that [|s¢ (t)l« < =57 if 1—7M'>0. Thus,
|8, ()]s < Rfort €0,7]andd € Dif 7 < £L.
Since 1— [1'S |w9m<5 ds and [|s (¢)]| <
0 J 1 ox(s) 00 =
R, we have A;(sg (t)) is larger than 1—M'Rt, where

15} d) 9
Z;L 1‘ glé;: >6x:

n g, s),d(s)) Ox(s 99, s),d(s
Zj:r‘%azé;|<2—1“ gg;l B) ))|Z] 1
ox n dg; s),d(s
| ) < RS [P2G5 2 < MR, gz < implies
< S Therefore if 7 <min{S7s, S5} [s2, ()||OC<R
T <

and maXj<i<n m S ¢ hold. AISO since EN[’R 5
S2o

1 — M'R7 > 0 holds and thus s2_(t) is strictly diagonally dominant

fort € [0,7]and d € D. [ ]
Assume that 3:((1971)7)@) is strictly diagonally dominant such

1
< e for
TN O

te[(k—1)r krlandd € D, where k € {1,..., K — 1}, ¢ > 1 and
R > 1. We construct a constraint on the time-lag term 7, which
renders the sensitivity matrix in (6) strictly diagonally dominant for
t € [kT, (k + 1)7] as follows.

Lemma 6: Given the above assumption if the time-lag term 7
satisfies 7 < min{ ;57N TR NR: }» Where M and N are pre-
sented in Assumption 1, then sw(,”)( ) for t € [kT, (k + 1)7] and

\< M'R can be inferred in the following

way:

that ||Si((k71)7_)(t)”o¢ < R and maXj<i<n A

d e D is strictly diagonally dominant with Hsi(k_r)(t)Hoo < R and

1
maXj<;<n N (sm(kr)(t)) <e.
Proof: Since sw((,ﬁl)ﬂ( ) is strictly diagonally dominant and
maxXi<i<n ﬁ <e for t€[(k—1)7,kr] and d € D,
x((k-1)7)

[A(#)]l < € holds [16], where A(t) = s, 1 (1), t
7 kr],and k € {1,..., K

€ [(k-

— 1}. According to Lemma 4, sg(,w) (t)

fort € [k7, (k + 1)7] with respect to & (k) satisfies si(kT)( y=TI+
t af(m(s)ﬂw(s),d(s)) of (@(s),xr(s),d(s)) Oz (s)
fkT Ox(s) kT) (S) + Oz (s) Oz (k) ]dS

. . t s
implying sy (0) = T + [ [z @A) o2 (5) +
Of (x(s),@r(s),d(s)) O=mr(s) Oze((k— 1)7—)]ds
(s Ox((k-1)7) Owm(kT)
Denote (k7) = (Tgr1,---»Tkrn) - Thus, the diagonal element

in the ith row of the matrix sg . (t) for t € [k, (k + 1)7] is equal

6f1<m wﬁd> fé) ofi(z,xr,d) ox, dx((k—1)T)
tol+ f ax,;i oz, w((k-1)7)  Oapr. lds,
the element in the 4th row and jth column is equal to
t (ofi(zmr,d) o= fi(z,xr,d) oL dz((k—1)7)
Jir ow Dz e BT Do |ds, where
je{l,...,n}\ {i}. Therefore, 18 (ry Ol < 1+

of@wr.d of@wr.d
T[|| G2 |22 || + || S

Oz ((k—1)T) Of (z,xr,d

| 220D | T =14 7| —f( D), | m ) e +
lé) @r,d 6 k—1)7 .
|2 b | SED L], Ao, sice

of (. xr.d a -.d -
222D < M, |22 o < N, ||yl < Rand

Ox
I az(a(skr)r) o <efort e [k, (k+ 1)7] and d € D, we have

sgekr) (Dl < 1+ 7M 551 ()| + 7N Re. @
Equation (7) implies that ||s;l(1,”)(t)|\OC < LErNEe i1 — 7A'M > 0.
Thus ||sm(,w)( Noe <R for t € [kT,(k+1)7] and d € D if 7 <

MR+NR6
On the other side, since st(kﬂ()HmSR, Ai(sg(,”)(t))
Ofi(z(s),xr(s),d(s)) Oz (s)

is larger than 1-— fkT iy 0 Tore )
Sh(elgen L) B8 GG 0e which m tam
is larger than 1— (MR+ NRe)r, where the inequality
> \afﬁ(w(s);’&gs)’d“)) iﬁji | < MR can be inferred
in the following way: 377 1|af‘(c”(s>’:(’f)s)’d(s” B;;(Ts)]|<
i [| LG AN 570 | o) <
R, |W\ < MR. Similarlyy, we  obtain
iy ety ety e <
m <e implies T< W;NRE) Therefore,
if 7 < min{ e(JWRJrlNRe)’ MRJrNRe} st(kT)( e <R and

max ~a
1<isn A (Sm(k )(t))

dominant for ¢ € [kr, (k + 1)7] and d € D since T < W;NRE),
1— (MR + NRe)T > 0 holds.
In summary, we have Theorem 1 via combining Lemmas 5 and 6.

< ehold. Also, s& (k7) (t) is strictly diagonally
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